Grade retention is still common practice in some countries though longstanding experience tells us that it is a highly criticised practice for its unclear benefits, its important costs for the educational systems and its relation with school dropout. Therefore, the aim of the present study is to analyse which variables increase the probability of being retained in primary education differentiating between being retained in second or in fourth grade, and paying special attention to the role of the socioeconomic status of the families. By knowing which analysed variables are related to grade retention, and how, we may offer some suggestions to reduce it. We use a national dataset with more observations for Spain than any other international ones, called 'Evaluació n General de Diagnóstico', conducted in Spain in 2009 with the participation of 28708 students of fourth grade of primary education from 874 schools, considered to be representative for every Spanish autonomous region. This assessment focused on four competences and includes information about the learning context collected through questionnaires for students, families, school management and teachers. Estimating different multilevel random-intercept logistic regressions we obtain the following three main findings: 1) the existence of a 'quarter of birth' effect, that nearly doubles the probability of grade retention in second grade of primary -compared to the probability of grade retention in fourth grade-, for the youngest students of their same age cohort (OR = 1.93 vs. OR = 1.53, both p<0.001); 2) that the mothers' education level influences more than the fathers' one -especially in second grade (OR = 0.20 vs. OR = 0.45, both p<0.001)-; and 3) that having an unemployed father increases the probability of grade retention much more than having an unemployed mother -especially in second grade (OR = 1.48, p<0.005 vs. OR = 1.18, p>0.05)-.
Introduction
The decision to retain a student is subjective, usually conducted by a team of teachers, and often not even with the support of the school psychologists [25] . Even the belief that retention in the early primary grades may be exceptionally positive, while the one at the end of this stage is not, is a non-solid argument as well [26] . When retained, students in kindergarten do not get academic benefits of this grade retention. In fact, they will be able to improve their performance, if they are promoted to primary education with educational support measures [27] . Some studies point to the fact that grade retention at such a young age could be directly related to the need of specific educational support that has not yet been considered [28, 29] or that it could be associated with health problems [30] . Furthermore, the effect of grade retention differs wether it takes place in primary or in secondary education, having a better effect in the latter case [31] , at least in Spain.
The decision to repeat is generally related to the student characteristics, such as low academic performance [32, 33] , even at the beginning of primary education [34] , and is usually related with gender and areas like reading and mathematics [35, 36] . It is also related with immigrant conditions. In fact, when grade retention is analysed from the point of view of immigration, evidence shows that first-generation immigrant students are at greater risk of repeating than natives, while second-generation immigrant students with similar characteristics are less likely to repeat [37] .
But grade retention has been proved to be driven by another type of characteristics, such as the teachers' attitude and evaluation [5] , the low sense of responsibility of parents regarding their children's school education [38] , having older classmates [39] , belonging to a low income family [40] , the constraints and preferences of local constituencies and leadership [41] or the traditions and beliefs of each country [42] .
Another variable, called 'season of birth effect' or 'quarter of birth effect' [11, 43] , referring to the fact that the youngest children within a class are disadvantaged when compared to their older classmates, has also been found to influence childrens' success in schools, and consequently implies grade retention [20, 34] . Likewise, family socioeconomic status influences students' success, measured in terms of the scores obtained in international evaluations [12] and grade retention [44] . Furthermore, not only does family socioeconomic status influence students' success, but also the socioeconomic status of the educational centre itself. As a matter of fact, it has been found out that the students of schools with a higher proportion of less-advantageous socioeconomic status show worst academic results [44] .
In Spain students may be retained in primary education by law only once, if they do not show to have the required basic competences of the specific educational level, or if they do not achieve the objectives in more than two academic fields. Grade retention is not only possible in primary education in Spain, but it is also a used practice, though there is no clear evidence of its benefits. The phenomenon of grade retention in primary education is a reason of concern in Spain, as it affects 4.7% (4.0% and 4.5%) of the students in second (fourth and sixth) grade. Therefore, the suitable rate in primary education in Spain, that is, the percentage of students enrolled in its corresponding grade according to their age, is around 94% (89% and 84%) for the students with 8 (10 and 12) years old [45] . The decision of retaining a student in second grade leaves no possibility of being retained in any other grade during primary education. Therefore, though this student may have future difficulties in the learning process, he/she will be promoted automatically, until he/she finishes primary education. This may lead to grade retention during secondary education, as the student may have a learning gap that makes it difficult for him/her to achieve the academic competences of secondary education.
Just from an economic point of view, grade retention has far-reaching economic and social implications, because being one extra year in the education system means, at least, one more year of educational costs, as well as entering the labour market at least one year later, and probably obtaining lower paid jobs. Grade retention is also related to school dropout, which could mean entering the labor market without the required qualifications. Therefore, it becomes important to every Economy to analyse which variables increase the probability of being retained. Knowing which features influence grade retention, and how they do so, there is a possibility of detecting which ones might be addressed by policy makers, or even by teachers or families.
In Spain, there are previous studies that deal with this issue by analysing the determinants of grade retention with PISA data [46] [47] [48] [49] or even with PIRLS data [50] . Others focus their interest in the relation between grade retention and school failure using as well different waves of PISA data [51, 52] . But all of them show the same limitation derived from the datasets they use. Those who used the first waves of PISA had to use a proxy for retention by checking for age mismatch. Since 2003 there has been a direct question that asks students if they were retained in primary or secondary education. But, until the last wave, there has been no variable in these datasets -neither in PISA, nor in PIRLS or even TIMMS-with the information about the exact grade the students were retained.
The aim of the present study is to go a little bit further than other previous studies, and analyse, for the first time -at least for Spain-, which variables increase the probability of being retained in primary education, differentiating between being retained in second or in fourth grade, and paying special attention to the role of socioeconomic status (hereafter SES).
Previous studies have shown that socioeconomic status explains academic results [53, 54] and consequently grade retention-to a great extent [55] [56] [57] [58] . But this status is usually measured with a previously built index that sums up a lot of different family characteristics. In the present work, apart from using an index, we deepen on it and analyse which of those characteristics influence the probability of being retained.
Material and Methods

The sample
The Spanish education law of 2006 established the compulsory diagnostic assessment of fourth grade students of primary education. This measure aimed at 1) improving educational standards and equity, 2) guiding educational policies, 3) increasing transparency and the efficiency of the education system and 4) offering information about the degree of acquisition of the key competences. This assessment would either be sample-based to obtain representative results of the students and the schools of each autonomous region -called 'Evaluación General de Diagnóstico (EGD)'-or census-based, thus conducting it among all fourth grade students of primary education -called 'Evaluación de Diagnóstico (ED)'-.
The EGD2009 focused on the communicative linguistic competence (CLC), the mathematic competence (MC), the competence in knowledge and interaction with the physical world (CKIPW) and the competence in social skills and citizenship (CSSC) of fourth grade students of primary education. To assess the level of development in these key competences the students had 50 minutes to answer questions in a booklet with different degrees of difficulty. The tests were corrected on the basis of the Item Response Theory, so that an outcome per student and competence was obtained. The results of the tests, as in PISA (Programme for International Student Assessment), were standardized with a global mean of 500 points and a standard deviation of 100.
The sample was obtained from a two-stage fixed stratified cluster sample design, considering the autonomous regions as the strata. The cluster comprises the schools and, if so, the students in the same classroom. The first stage is the random selection of schools (about 50 in every autonomous region), conditioned by their size and ensuring that the sample obtained is representative for the whole of Spain and for each autonomous region. During the second stage there is a random selection of one or two groups of fourth grade of primary among schools with more than one group of students per year.
The sample obtained in the 2009 tests covers 28708 students from 874 schools, assuming a maximum sampling error of 3% [59] . The EGD2009 also includes information about the learning context collected through questionnaires for students, families, school management (874 heads of school) and teachers (1341). This national dataset has more observations for Spain than any other international one, thus favouring more robust analysis and results. In the case of PISA, the Spanish students' sample was 10791, 19604, 25887 There is also another important difference compared to other international datasets, that is, the sample is considered to be representative for every Spanish autonomous region.
Focusing on grade retention, the EGD2009 shows that 92.3% of the students has never been retained until fourth grade of primary, whereas 7.7% already had. In fact, 3.7% were retained in second grade, and 4.0% in fourth grade.
Like every other cross-sectional database, compared to longitudinal studies, EGD2009 does not allow to obtain causal effects. But, at least, it allows us to speak about associations or effects of the explanatory variables when analysing determinants of grade retention. It does not have information about previous performance of the students or about their health status either. Consequently, we cannot control for these aspects.
Methods
To analyse which variables increase the probability of being retained in primary education, an econometric model can be used in which the dependent variable is binary, taking value 1 when the student has been retained (in second or fourth grade), and 0 otherwise. (Eq 1) shows the probability of being retained of the i-student at the j-centre, depending on the x ij explanatory variables (see descriptive statistics of all variables at S1 Table) .
Using the logit function for turning the expected values of the dependent variable into real numbers the model turns into the following logistic model.
Hence, the probability of being retained can be expressed like in (Eq 3).
The EGD2009 sample, as explained above, has two levels (students and centres). Thus, the logistic model should be expressed like a multilevel one, so that the complete model shall be a multilevel logistic regression model. Including a centre-specific random intercept z j~N (0, C) in the linear prediction, to relax the assumption of conditional independence among the responses for the same centre given de covariates [60] , its specification is the following (Eq 4).
Where P ij is the probability of being retained in primary education of the i-student at the jcentre. This probability is built by β 0j (mean probability at the j-centre) and X pij (p-explanatory variables related to individual and family characteristics). β 0j , in turn, comprises γ 00 (mean probability of all centres) and z 0j (deviation of the probability of the j-centre to the mean probability of all centres). Finally, Z qj comprises the q-variables related to the centre level.
The sample lets us differentiate two types of retained students. First, those retained in second grade, and second, those retained in fourth grade. Thus, the endogenous variable can be categorized into three categories: Not retained (k = 0), retained in second grade (k = 1) and retained in fourth grade (k = 2). This differentiation makes it possible to analise the main differences between being retained in second or in fourth grade of primary education. Estimating the following two-level multinomial logistic regression (Eq 5) allows us to identify if there are explanatory variables that influence the probability of being retained in each grade differently:
Both multilevel random-intercept logistic regressions, Eqs (4) and (5), are estimated by maximum likelihood using weights and adaptive quadrature with the statistical software package Stata 13, by using the command gllamm [60] .
The EGD2009 data show missing values for some of the considered variables. However, due to the uncertainty of the quality of the assignment of such values [61] , we have decided not to use multiple assignment techniques, even if there is a certain loss of sample size, since the estimations do not vary when excluding the observations with missing values [20] .
Results
Descriptive Analysis
Grade retention is a matter of concern as it is observed that retained students usually performe worse than their non-retained peers at international evaluations, such us those of PISA [62, 63] , TIMMS or PIRLS [50, 64] . The same applies to the fourth grade students of the EGD2009. Whether retained or not, we can observe that, no matter when the retention took place -in second or fourth grade of primary-, it brings worse results in all evaluated competences than their non-repeating peers' (Table 1) .
However, the density curves of Fig 1 show that, though the mean score in every competence is higher for the students that were not retained, there are also retained students with better scores than non-retained ones. For that reason there is no clear and direct relationship between retention and performance in the tests, as some authors may suggest, for the scores in the tests cannot be explained just by the condition of being a retained student.
Analysing together grade retention and SES (Fig 2) , the highest proportion of retained students are clearly those with low socioeconomic and cultural status. Schools with low socioeconomic and cultural status also have the highest proportion of retained students. Among the non-retained students, the distribution is exactly the opposite, but without large differences among the three categories of SES.
There also seems to be a clear pattern related to the quarter of birth of the student and having been retained (Fig 3) . The distribution of retained students is asymmetric to the left, so that the highest proportion of retained students are the youngest among their cohort (in Spain, those born during the last quarter of the year). However, the distribution of non-retained students is platykurtic, with an equitable distribution among the four quarters of birth.
Splitting the sample of retained students in two parts, according to the grade in which the retention took place, the same pattern can be observed (Fig 4) . There are more retained students among those who were born in the last quarter of the year (the youngest of their cohort), and this is still more pronounced among the students that were retained in second grade. 
Logistic models
The descriptive analysis tries to make an approximation to the common characteristics of retained students, but it is difficult to draw clear conclusions about the variables that really influence the probability of retention without a more complex analysis that includes the caeteris paribus condition. The most appropriate econometric model for that aim is the multilevel binomial random-intercept logistic regression (Eq 4). With its estimation it is easy to interpret which variables increase the probability of being a retained student, and which other variables decrease this probability. As most explanatory variables are categorical, Table 2 shows the estimations in the form of odd-ratios. When the odd-ratio is greater (lower) than one, the variable increases (decreases) the probability of grade retention. Among the variables related to the students' level that increase the probability of grade retention, no matter if it took place in second or in fourth grade, the following stand out: being a boy, being born in the second quarter of the year or later, speaking a different language at home and at school, belonging to a single-parent family or being a first or second-generation immigrant. Among the variables related to the school level, no considered variable increases the probability of retention.
On the other hand, the variables of students' level that decrease the probability of grade retention are: having gone to school before three years old (early schooling) as well as belonging to a family with high SES. At the school level, among all considered variables, there are just two variables that decrease the probability of grade retention: teachers taking part in a training program related to ICT; and the class having a high mean of SES.
We included regional dummies in the model, as there are stark differences across regions and education is highly decentralized in Spain. We left the Canary Islands as reference category, as it is the autonomous region with the highest rate of retention (appart from Ceuta and Melilla) and with one of the lowest results at the EGD2009. Compared to the Canary Islands, students of Catalonia, Valencia, Extremadura, Galicia and La Rioja have less probability of being retained. Other autonomous regions show no statistically significant difference compared to the Canary Islands.
The SES variable is an index at the EGD2009. In (59) it is explained that it was built on a subset of family aspects, such as education level and occupation of the parents, number of books and other educational resources -like having a quiet place to study, Internet access, reading books, and TVs-at home. The first estimated model (Table 2) shows that this index influences the probability of grade retention, but cannot differentiate which exact variables among all components of the socio-economic and cultural background of the student really influence that probability. To address this issue, we estimated again (Eq 4) with the same variables as in Table 2 , but instead of using the SES index, we disaggregated it in its own components. Table 3 shows only the odd-ratios for the different components of the SES, though all other variables were also introduced in the model. The higher the education level of both parents and the more books and other educational resources there are in the home, the lower the probability of grade retention. Yet, when either the father or the mother does not work, the probability of grade retention increases.
The students of EGD2009 could have been retained in second or fourth grade of primary. That means that the variable of analysis could have been considered as a categorical one with three different alternatives: not retained, retained in second grade and retained in fourth grade. This leads us to estimate a multinomial logistic regression (Eq 5), instead of a binomial logistic one. Table 4 shows the results of this logistic regression and enables making comparisons of the influence of all covariables on the probability of grade retention differentiating the grade it took place in. There are some variables with nearly the same influence in the probability of grade retention in both groups -those retained in second and those retained in fourth grade-like the students' SES, being a first-generation inmigrant and having a high mean SES in the class, but others differ among groups.
There are variables whose influence is higher in the probability of grade retention in second grade than in fourth grade, such as being a boy or being born in the fourth quarter of the year. On the other hand, belonging to a single-parent family increases the probability of grade retention to a greater extent in the fourth than in second grade.
There are also variables that influence the probability of grade retention in second grade, but do not influence the probability of grade retention in fourth grade any more, like being born in the second quarter of the year or having gone to school before three years old.
Finally, there are variables that influence only the probability of grade retention only in fourth grade, like being a second-generation immigrant, going to a school with teacher training programs about new technologies or the percentage of immigrant students in the class. The estimations show that the higher proportion of immigrants in the class, the less probability of being retained, maybe because of the lower expectations of the teachers for the whole class. Among the variables related to the student level we see that early schooling reduces the probability of being retained in second grade, but it is not statistically significant for explaining the probability of grade retention in fourth grade. Though it does influence the results in both grades [11] , it does not influence grade retention in fourth grade any more. Maybe, as the literature says [28, 29, 65] , most of the children that were retained in second grade could have had just learning difficulties, and the variable 'early schooling' could be mitigating this effect, enhancing their results and lowering the probability of failure and consequently the probability of grade retention.
The regional dummies included in the model also show different behaviours related to second and fourth grade retention, compared to students living in the Canary Islands. Thus students living in the Balearic Islands (Galicia) have a higher (lower) probability of being retained in second grade. Speaking about fourth grade retention, students living in Asturias or La Rioja, show less probability of grade retention in fourth grade. Finally, students living in Catalonia or Valencia have less probability of grade retention in both grades.
Though the students' SES similarly influences the probability of grade retention in both groups, there may be differences in the influence of its components in each group. In order to check this, we estimated again (Eq 5) with the same variables as in Table 4 , but disaggregating the SES index in its own components. Table 5 shows only the odd-ratios for these components, though all other variables were also introduced in the model.
As expected, there are some differences related to the influence of the SES components in the probability of grade retention in second and fourth grade. The influence of the father's education level is higher in the probability of grade retention in fourth grade than in second grade. On the contrary, the influence of the mothers' education level is higher in the probability of retention in second grade. Related to occupation, it is just the reverse. Having an unemployed father increases the probability of second grade retention, and having an unemployed mother only influences the probability of fourth grade retention. Finally, related to the number of books and other educational resources at home, there are no real differences between both groups of students.
Discussion and Conclusion
The main objective of this paper was to detect which variables -related to students and schools-could increase or decrease the probability of 'early' grade retention, that is, retention in primary education. Moreover, we also wanted to examine whether these variables equally influenced the probability of being retained in second and in fourth grade. Another objective was to analyse in detail the effect of socioeconomic status on the probability of early grade retention, to be able to draft which specific aspects of the SES are more likely to influence it. We have focused on early grade retention for two reasons. First, because there is a lot of comprehensive and valuable information at the EGD2009. In it, unlike in other similar evaluations like PISA, PIRLS and TIMSS, repeaters are clearly identified and, besides, one can distinguish between those who had repeated second grade of those who were repeating fourth grade -when this evaluation took place-. And second, because grade retention is a practice whose effectiveness has been widely discussed -from a cost-benefit point of view-, in terms of its educational effectiveness as well as to its financial costs.
The used national dataset, with more observations than any other international ones, also allows us to analyse the effect of every Spanish autonomous region on grade retention. Analysing the EGD2009 information we showed that in Spain both group of students (those retained in second and in fourth grade) obtain worse results in all evaluated competences than their non-retained peers. Furthermore, the students that had been retained in second grade obtained worse results than the peers that were repeating fourth grade at the time of the evaluation. Thus, though having been retained so early -in second grade-these students do not improve their school performance two years after their retention, as they still perform worse than all their peers, and therefore the strategy is not achieving the expected results. And the same happens with the students that were repeating fourth grade, as they also perform worse than their peers. All this could have several explanations. First, it is possible that grade retention, as a strategy to give more time to the students to achieve academic objectives, is just a non-effective practice. Second, maybe the question is the way that grade retention is taking place, since it very often means just doing the same things once again, instead of doing them in a different way. Finally, this type of grade retention -so early-could be associated to learning difficulties or even to health problems that had not been diagnosed at that moment. There is an overlap between the variables that influence academic results according to the EGD2009 [11] , and the variables that increase/decrease the probability of grade retention. Thus, boys tend to have a higher probability of grade retention, as well as students that were born after the first quarter of the year, those who belong to single-parent households, and the ones who are the first-or second-generation immigrants. On the contrary, the probability of grade retention dicreases for students who have been 'early schooled'-before age three-, as well as when the SES increases.
Al the school level there are less variables that influence the probability of grade retention. It decreases only if the teachers take part in a training program related to new technologies, or if the mean SES of the class is high. Finally, the autonomous regions that generally show a lower probability of grade retention, compared to the Canary Islands, are Catalonia and Valencia.
A major finding of this study is the difference detected between second and fourth grade retention in relation to the quarter of birth. In both cases, as the student has been born later in the year of their age cohort, he/she increases his/her grade retention probability. However, it is not a same rate increase. The probability of grade retention in second grade for those born in the fourth quarter of the year -compared to their older peers born in the first quarter-nearly doubles the probability of grade retention in fourth grade. Besides, in fourth grade there is no statistically significant difference between those born in the first and in the second quarter of the year. These results suggest that a part of the total second grade retention can be related to the relative age of the student in their age cohort, and not so much to the students' competence level or their own capacities.
Deepening in the different variables included in the SES we also detected differences in its influences in the probability of grade retention in both grades. Related to the parents' level of education, our results show that the mothers' education level influences more than the fathers' one -decreasing the probability of grade retention the more education level the mother hasespecially in second grade. The influence of the employment status of the parents is quite the reverse. Having an unemployed father increases the probability of grade retention much more than having an unemployed mother, to the extent that there is no statistically significant influence of having an unemployed mother in the probability of grade retention in second grade. Finally, we also observed that the more books there are in the home, the less probability of grade retention, and this influence is higher than the one related to other educational resources at home.
In the light of the results obtained, we make the following three proposals, whose intention is to reduce the early grade retention that is taking place in second and fourth grade of primary education. First, teachers should take the 'quarter of birth effect' into consideration, especially among second grade students. That means that it is necessary to respect the maturative development process of the students, and to adapt the expected objectives to this process. Second, it is important to diagnose the possible learning difficulties as early as possible (at least during the first or second grade), as they may be avoiding the positive effect of grade retention in the future academic results. And, third, in relation with the socioeconomic status of the student it is important to bear in mind that it is necessary to develop measures -by the school and the education administration-that try to compensate the effect of belonging to a family whose parents -and especially mothers-have a low academic level, as well as to families with unemployment situations -especially fathers-.
By implementing these three proposals grade retention will tend to decline, mainly retention in second grade. Thus, the future educational achievement of students will improve, and the associated economic savings may be used for other necessary educational measures. Table. (DOCX)
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